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Integrative analysis of therapy s
resistance and transcriptomic profiling data
in glioblastoma cells identifies sensitization
vulnerabilities for combined modality
radiochemotherapy
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Abstract

Background: Inherent resistance to radio/chemotherapy is one of the major reasons for early recurrence, treatment
failure, and dismal prognosis of glioblastoma. Thus, the identification of resistance driving regulators as prognostic
and/or predictive markers as well as potential vulnerabilities for combined modality treatment approaches is of piv-
otal importance,

Methods: \We performed an integrative analysis of treatment resistance and DNA damage response requlator expres-
sion in a panel of human glioblastoma cell lines. MRNA expression levels of 38 DNA damage response regulators were
analyzed by gqRT-PCR. Inherent resistance to radiotherapy (single-shot and fractionated mode} and/or temozolomide
treatment was assessed by clonogenic survival assays. Resistance scores were extracted by dimensionality reduction
and subjected to correlation analyses with the mRNA expression data, Top-hit candidates with positive correlation
coefficients were validated by pharmacological inhibition in clonogenic survival assays and DNA repair analyses via
residual yH2AX/53BP1-foci staining.

Results: Inherent resistance to single-shot and similarly also to fractionated radiotherapy showed strong positive cor-
relations with mRNA expression levels of known vulnerabilities of GBM, including PARP1, NBN, and BLM, as well as ATR
and LIG4—two so far underestimated targets. Inhibition of ATR by AZD-6738 resulted in robust and dose-dependent
radiosensitization of glioblastoma cells, whereas LIG4 inhibition by L189 had no noticeable impact. Resistance against
temozolomide showed strong positive correlation with mRNA expression levels of MGMT as to be expected. Inter-
estingly, it also correlated with mRNA expression levels of ATM, suggesting a potential role of ATM in the context of
temozolomide resistance in glioblastoma cells. ATM inhibition exhibited slight sensitization effects towards temozclo-
mide treatment in MGMT low expressing glioblastoma cells, thus encouraging further characterization.

Conclusions: Here, we describe a systematic appreach integrating clenogenic survival data with mRNA expression
data of DNA damage response regulators in human glioblastoma cell lines to identify markers of inherent therapy
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resistance and potential vulnerabilities for targeted sensitization. Our results provide proof-of-concept for the feasibil-
ity of this approach, including its limitations. We consider this strategy to be adaptable to other cancer entities as well
as other molecular data qualities, and its upscaling potential in terms of model systems and observational data levels

deserves further investigation.

Keywords: Glioblastoma, Radiotherapy, Temozolomide, Therapy resistance, Radiosensitization, Chemosensitization,
Clonogenic survival, Correlation analysis, DNA damage respanse, ATR, LIG4, ATM

Background

Radio/chemotherapy is a key treatment option for glio-
blastoma (GBM), the most common and most aggres-
sive type of primary brain tumor [1-5]. However, GBM
is known for its high levels of inherent treatment resist-
ance, giving rise to early recurrence and dismal progno-
sis with a median survival time of less than 15 months
[2, 6, 7]. For patients with recurrent GBM, treatment
perspectives are even worse, because therapy resistance
has manifested and/or emerged in the course of primary
treatment (8, 9]. In order to increase the efficacy of radio/
chemotherapy, it is inevitable to identify regulators that
drive radio/chemoresistance as potential vulnerabilities
for molecularly targeted radio/chemosensitization strate-
gies in combined modality treatment approaches [10, 11].

The DNA damage response (DDR), a conserved net-
work of signaling and DNA repair pathways [12], is of
particular interest in this context, since both the expres-
sion and the mutational status of DDR genes are fre-
quently altered in malignant cells—especially in GBM
[13-15]. Mechanistically, increased and/or accelerated
DNA damage repair capacity, enhanced detoxification
of reactive oxygen species (ROS), and deficiencies in cell
death regulation are frequently involved [16, 17].

Using GBM as a paradigm for a highly treatment-resist-
ant cancer, we developed a two-step integrative approach
to identify genes within the DDR network whose expres-
sion levels are associated with the degree of radio/chem-
oresistance in cancer cells. We performed transcriptomic
profiling of 38 DDR genes in a panel of seven human
GBM cell lines and correlated their expression levels
with scores of inherent therapy resistance against ion-
izing radiation (IR) or temozolomide (TMZ) treatment
as extracted by dimensionality reduction of clonogenic
survival data. This approach allowed us to identify sev-
eral DDR genes whose mRNA expression levels showed
strong positive correlations with inherent treatment
resistance in GBM cells. The druggable top hits were
chosen for evaluation in targeted radio/chemosensitiza-
tion experiments. Proof-of-concept for our approach was
provided along several lines, including the confirmation
of MGMT mRNA expression as top correlating feature
for TMZ resistance and the identification of ATR expres-
sion as top correlating feature for radioresistance which

was validated by significant radiosensitization of GBM
cells upon ATR inhibition in vitro. Nevertheless, not all
correlating features could be validated by pharmacologi-
cal perturbation. Hence, our study provides a blueprint
for systematic screens of radio/chemotherapy resistance
in preclinical oncology which is evidently transferable to
other cancer entities and has promising upscaling poten-
tial with regard to the observational data levels.

Methods

Cell lines and reagents

The human GBM cell lines A172, LN18, LN229, and
T98G were purchased from American Type Culture Col-
lection (ATCC, Manassas, VA, USA), and the human
GBM cell lines U87-MG, U138-MG, and U251-MG were
purchased from Cell Lines Service GmbH (CLS, Eppel-
heim, Germany). All cell lines were cultured in Dulbec-
co’s Modified Eagle Medium (DMEM) supplemented
with 10% (v/v) heat-inactivated fetal calf serum (FCS),
100 U/ml penicillin, and 0.1 mg/mL streptomycin (all
from ThermoScientific, Schwerte, Germany) at 37 °C and
7.5% CO,. The cell lines were maintained at low passage
numbers (< 10 passages) and were regularly tested to be
free from mycoplasma (MycoAlert, Lonza; Basel, Swit-
zerland). Cell line identity was confirmed by short tan-
dem repeat (STR) typing (service provided by the DSMZ,
Braunschweig, Germany).

The ATR inhibitor AZD-6738 and the ATM inhibitor
KU-60019 were both purchased from Absource GmbH
{Munich, Germany) and dissolved at 10 mM in dimethyl-
sulfoxide (DMSO, Sigma-Aldrich, Taufkirchen, Ger-
many). The LIG4 inhibitor L189 was purchased from
Bio-Techne GmbH (Wiesbaden-Nordenstedt, Germany),
and dissolved at 100 mM in DMSO. Temozolomide
(TMZ) was purchased from Sigma-Aldrich and dissolved
at 100 mM in DMSO. Final concentrations of all drugs
tested in the assays were adjusted by directly diluting the
respective stock solutions in cell culture medium. Appro-
priate vehicle dilutions served as controls.

X-ray treatment
Irradiation of cells was performed with an RS-225 X-ray
cabinet (X-strahl, Camberley, Great Britain) at 200 kV
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and 10 mA (Thoraeus filter, 1 Gy in 243 s) as described
[18].

Quantitative real-time PCR (QRT-PCR)

Quantification of mRNA expression levels of DNA dam-
age response (DDR) genes was performed by quantitative
real-time RT-PCR (qRT-PCR) as previously described
[18-20]. Briefly, total RNA was extracted from cells using
the NucleoSpin RNA II extraction kit (Macherey & Nagel,
Dueren, Germany). 0.5-1 pg of isolated RNA were mixed
with 10 U/ul RevertAid transcriptase, 5 pM Oligo(dT),q,
5 pM random hexamers, 1 U/pl Ribolock RNase inhibi-
tor (all from Thermo Scientific), and 500 uM dNTPs
(Promega, Heidelberg, Germany) and reversely tran-
scribed. Subsequently, 4 or 20 ng of cDNA were mixed
with 300 nM forward and reverse primers in 1x Maxima
SYBR Green qPCR Master Mix (ThermoScientific), and
subjected to qRT-PCR. qRT-PCR runs were performed
with a standard cycling protocol (10 min 95 °C,45x (15 s
95 “C, 30 s 60 “C)) on an LC480 qPCR cycling platform
(Roche Applied Science, Penzberg, Germany). Relative
quantification was performed using the ddCT method.
Efficiency correction was implemented by using the two
different cDNA concentrations (4 and 20 ng cDNA per
reaction). Results were normalized to a matrix comprised
of three reference genes (18S rRNA, 5'-Aminolevulinate
Synthase-1 (ALAS), and B2-Microglobulin (B2M)), and
calibrated to the relative expression levels measured for
human astrocytes (BioCat, Heidelberg, Germany). Three
replicates were analyzed per cell line. Primer sequences
have been previously described [19, 20]. Expression val-
ues of LN229 and T98G cells had been published before
[18] and were re-analyzed for this study.

Determination of MGMT promoter methylation

in methylome array

For array-based methylome analysis, DNA was extracted
from cells by Qiagen Allprep DNA/RNA mini kit (Qia-
gen, Hilden, Germany). 500 ng of genomic DNA were
subjected to hybridization on Infinium EPIC methyla-
tion arrays (Illumina, San Diego, CA; USA), and analyzed
according to the manufacturer’s instructions. Assays
were scanned, and idat files were imported in R using the
minfi package and processed according to the Illumina
BeadStudio workflow.

Clonogenic survival assay

Clonogenic survival was determined by colony for-
mation assays as described [21, 22], Briefly, cells were
detached with Trypsin/EDTA (ThermoScientific),
counted with a Neubauer counting chamber, and up
to 55,000 cells per well were seeded into 6-well plates
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yielding a range of 10-200 colonies after treatment. Cell
adherence was allowed for 4 h. For radiation experi-
ments, medium was replaced, cells were irradiated once
(single-shot mode) or every 24 h (fractionated mode)
with the indicated doses, and incubated at 37 °C and
7.5% CO, for up to 12 d to permit colony formation. In
case of TMZ treatment, cells were incubated with the
indicated TMZ concentrations for 24 h, medium was
replaced by TMZ-free medium, and colony formation
was allowed for up to 12 d. For combined treatment,
cells were additionally irradiated with 0-10 Gy before
incubation. For targeted sensitization experiments, the
inhibitors were added at the indicated concentrations
30-60 min before IR or TMZ treatment. 24 h later,
medium was replaced by inhibitor-free medium.

Colonies were fixed in 80% ethanol and stained with
0.8% methylene blue (both from Merck Millipore,
Darmstadt, Germany). All colonies that contained
at least 50 cells were counted with a Stemi 305 ster-
eomicroscope (Carl Zeiss, Oberkochen, Germany).
Percentages of colony forming cells were calculated
and normalized to the respective plating efficiencies
at approximately matched colony numbers. Survival
curves were subjected to linear-quadratic (for radiation
experiments) or logistic (for TMZ treatment) fitting,
respectively. At least three independent experiments
were performed.

SDS-PAGE and Western Blot

Reducing gradient SDS-PAGE and western blot anal-
yses were performed as previously described [18].
Briefly, cells from cryostocks were thawed, washed
with PBS, and lysed with lysis buffer (50 mM Tris—
HCI pH 7.6, 150 mM NaCl, 1% Triton X-100 (v/v, all
from Sigma-Aldrich), 1 x EDTA-free protease inhibitor
cocktail (Roche)) for 30 min on ice. Protein concentra-
tions were measured by Bradford assay (BioRad, Feld-
kirchen, Germany). 20 or 400 pg of total protein were
subjected to gradient (6-15%) SDS-PAGE, and proteins
were transferred onto PVDF Immobilon FL membranes
(Merck Millipore). Membranes were blocked with 5%
low-fat milk powder (Carl Roth, Karlsruhe, Germany)
dissolved in TBST buffer (13 mM Tris—HCI pH 7.5,
150 mM NaCl, 0.02% Triton X-100 (v/v)), and incu-
bated with primary antibodies detecting MGMT (Bio-
zol, Eching, Germany) or vinculin (Sigma-Aldrich) at
4 °C overnight. After washing with TBST, membranes
were incubated with IRDye800-conjugated secondary
antibodies (LI-COR Biosciences, Bad Homburg, Ger-
many) for 1 h at room temperature. Upon additional
washing with TBST, IR800 dye fluorescence was meas-
ured with an Odyssey scanner (LI-COR Biosciences).
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Immunofluorescence microscopy

Immunofluorescence staining of phosphorylated his-
tone variant H2AX (yH2AX) and p53 binding protein 1
(53BP1) was performed as described [18] and was used
to analyze the efficacy of DNA damage repair upon
inhibition of identified candidates in terms of resid-
ual yH2AX/53BP1-positive DNA damage repair foci
20 h after irradiation. Briefly, 20,000 cells were seeded
into 24-well plates supplemented with coverslips and
allowed to adhere overnight. Cells were treated with
1.0 uM AZD-6738, 50 pM L189, or DMSO (control)
for 1 h before being irradiated at 4 Gy. Cells were fixed
20 h after IR with 3.7% isotonic paraformaldehyde
(Merck Millipore) containing 0.1% Triton X-100 (v/v,
Sigma-Aldrich) and permeabilized with 0.5% isotonic
Triton X-100 (v/v). Unspecific antibody binding was
blocked by incubation in 3% isotonic bovine serum
albumin (BSA, w/v, Sigma-Aldrich) containing 0.1%
Triton X-100 (v/v) for 1 h at room temperature. Cells
were stained with monoclonal mouse anti-yH2AX
antibody (S139, Merck Millipore) and polyclonal rab-
bit anti-53BP1 antibody (Bio-Techne), both diluted in
3% isotonic BSA, for 1 h at room temperature. After
washing with PBS containing 0.1% Triton X-100 (v/v),
cells were stained for 1 h with AlexaFluor488-coupled
goat-anti-mouse I1gG and AlexaFluor568-coupled
goat-anti-rabbit 1gG (both from ThermoScientific).
DNA was stained with Hoechst 33342 (2.0 pg/ml,
Sigma-Aldrich). Upon washing with PBS (0.1% Tri-
ton X-100 (v/v)), coverslips were mounted with 4 ul
Fluoromount mounting medium (Sigma-Aldrich)
onto microscope slides. Microscopic analysis was per-
formed with a Zeiss AxioObserver Z1 inverted micro-
scope equipped with an AxioCam MR Rev3 camera, an
LCI Plan-Neofluar 63x/1.3 glycerol objective, and ZEN
2.3 software (all from Carl Zeiss, Oberkochen, Ger-
many). For image acquisition, 31 z-stacks with 250 nm
interstack distance were captured, and image deconvo-
lution was performed with the ZEN 2.3 software.

Statistical analysis

Statistical analyses, if not stated otherwise, were per-
formed with OriginPro (OriginLab Ltd., Northhamp-
ton, MA, USA). Results are presented as individual
data points from individual biological replicates.
Group comparisons were performed by two-way
ANOVA upon confirmation of normal distribution.
Unsupervised hierarchical clustering and principal
component analysis (PCA) of z-transformed data were
performed as described [19, 21].
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Results

mRNA expression levels of DNA damage response (DDR)
regulator genes are freq ly altered in h GBM cells
The predominant effect of ionizing radiation (IR) and
DNA-targeted chemotherapy on cancer cells is the
induction of DNA damage of which DNA double-strand
breaks are most severe, ultimately leading to cell cycle
arrest, cell death, and abrogation of clonogenic survival
[23]. Accordingly, resistance against DNA damage-
induced cell death and clonogenic inactivation is a major
obstacle in current GBM treatment [24], and frequently
derives from alterations both in abundance and function-
ality of DNA damage response (DDR) regulators [25]. In
the present study, we examined the basal mRNA expres-
sion levels of 38 DDR genes in a panel of seven human
GBM cell lines in comparison to primary human astro-
cytes and observed a thorough and massive upregula-
tion of multiple DDR genes analyzed (Fig. 1A). This is in
line with previous reports showing that the abundance of
DDR proteins and DDR function are increased in GBM
cells [18, 26, 27]. Several of the genes found to be upregu-
lated in our study have been reported to be involved in
the recognition of DNA damage and upstream DDR
signaling, such as the proximal DDR kinase Ataxia Tel-
angiectasia and RAD3 Related (ATR), the MRN com-
plex components Meiotic Recombination 11 Homolog A
(MRE11A), RAD50, and Nibrin (NBN) [28], or the sin-
gle strand DNA-binding Replication Protein Al (RPA1),
respectively. Other genes found to be upregulated
included Flap-structure-specific Endonuclease 1 (FEN1),
Exonuclease 1 (EXO1), Heat Shock Proteins 90AA1 and
90AB1 (HSP90AA1 and HSP90ARB1), and members of
the X-ray Repair Cross-Complementing (XRCC) family.

We also detected some genes whose mRNA expression
levels were downregulated in GBM cells as compared to
normal healthy astrocytes (Fig. 1A). Among these genes,
several candidates with documented tumor-suppres-
sive functions were found, such as TP53, and CDKN1A
[29, 30]. Interestingly also, the gene encoding for
O°fMethylguanine-DNA-methyltransferase (MGMT), a
DNA repair enzyme known to remove alkylating modi-
fications from DNA thereby counteracting the anti-
tumorigenic effect of temozolomide (TMZ) [31], was in
principal downregulated in GBM cells as compared to
normal astrocytes, and in several GBM cell lines it was
not detectable at all, both on mRNA and protein level
(Fig. 1A and C).

To analyze this aspect in further detail, we also deter-
mined the methylation status of the MGMT promoter in
our GBM cell line panel by methylome arrays (Fig. 1B).
As expected, MGMT promoter methylation and mRNA
expression levels showed an inverse relation, and the
mRNA expression levels were in good accordance with
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normalized MRNA axpression
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Fig. 1 mRNA expression analysis of DNA damage response (DDR) requlator genes, and MGMT promoter methylation analysis in human GBM

cell lines. A Basal mRNA expression levels of DOR requlater genes in GBM cell lines A172, LN18, LN229, T98G, US7-MG, U138-MG, and U251-MG as
measured by gRT-PCR (ddCT method). Expression levels were normalized to a matrix of three reference genes (185 rANA, B2-Micreglobulin, and
S-Aminolevulinate Synthase-1), and calibrated on the expression levels of astrocytes, Three replicates were analyzed per cell line, Expression values
{log2-transformed) and samples were subjected to unsupervised hierarchical clustering. B Correlation of MGMT promoter methylation status and
MGMT mRNA expression levels in the employed GBM cell lines as detected by methylome array and qRT-PCR, respectively. € Protein expression
levels of MGMT in GBM cells as measured by western blot. Vinculin served as loading control

the observed protein expression levels (Fig. 1A and B).
In summary, our DDR transcriptomic profiling screen
revealed that basal mRNA expression levels of DDR
genes are frequently altered in human GBM cells, sug-
gesting potential vulnerabilities for targeted inhibition
and sensitization strategies in combined modality treat-
ment approaches.

Human GBM cell lines exhibit different levels of inherent
resistance towards IR, TMZ or the combination thereof

in clonogenic survival
To identify differences in inherent resistance towards
IR and TMZ across our GBM cell line panel, we per-
formed clonogenic survival assays. In analogy to our
previous studies with other cancer entities, clonogenic
survival data were subjected to dimensionality reduc-
tion via principal component analysis (PCA), and the
extracted scores of the first principal component (PC1)
were used as a measure of treatment resistance [19-21]
(Fig. 2). We observed marked differences in clonogenic
survival after single-shot IR as well as after fractionated
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IR (5% 2 Gy). U251-MG, T98G, and U87-MG revealed
highest levels of inherent resistance to single-shot IR,
while LN18, U138-MG, and LN229 were most sensitive.
Similarly, resistance to fractionated IR was highest in
U251-MG, and T98G cells, while U138-MG and LN229
again showed highest sensitivity. Resistance to TMZ
treatment, on the contrary, was highest in LN18, T98G,
and U138-MG cells, the cell lines with the lowest levels of
MGMT promoter methylation (Fig. 1B) and highest lev-
els of MGMT mRNA expression (Fig. 1A). The combined
treatment comprising single-shot IR and TMZ displayed
a similar resistance pattern as the single-shot IR only
treatment (Fig. 2). Again, highest levels of resistance were
observed in U251-MG, T98G, and U87-MG cells, while
U138-MG, and LN229 were most sensitive. However, the
additive effect of both treatment modalities was clearly
observed exemplarily at the LN18 cell line which showed
highest sensitivity to single-shot IR mono-treatment, and
highest resistance to TMZ mono-treatment, resulting
in an intermediate resistance score for the combination
treatment.
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Fig. 2 Clonogenic survival of GBM cells upon treatment with X-ray IR, TMZ, and the combination thereof. A Clonogenic survival of A172, T98G,

LN226, LN18, U251-MG, M138-MG, and UB7-MG cells after single-shot IR (0-10 Gy), fractionated IR (0-5 fractions of 2 Gy each), TMZ treatment

(0-500 pM for 24 h), and combination of 5 uM TMZ (24 h) and single-shot IR (0-10 Gy) as determined by colony formation assays. Results of at

least three independent experiments are depicted. Super-imposed fitting functions are linear-quadratic In case of radiation experiments and

logistic in case of TMZ treatment. B Z-transformed survival data are depicted as unsupervised hierarchical clustering. Principal component analysis
| {PCA)-derived resistance scores {scores of PC1 as described in [21]) are shown

Correlation of therapy resistance data with transcriptomic
profiling data identifies ATR, LIG4, and ATM as potential
candidates for targeted sensitization of GBM cells

In order to identify markers and potential drivers of
inherent resistance against IR and TMZ in GBM cells,
we combined the data from our qRT-PCR and radio/
chemoresistance screens (Figs. 1A and 2) and performed
Spearman correlation analyses of the therapy resistance
scores (PC1s) with the mRNA expression levels of the 38
DDR genes (Fig. 3). For IR applied in single-shot mode,
we observed the highest positive correlation for ATR,
suggesting an involvement of ATR in GBM radioresist-
ance. We also obtained positive correlations for TP53,
RPA1, LIG4, NBN, BLM, and PARP1 offering interesting
opportunities for molecularly targeted radiosensitization
approaches. Highly sophisticated inhibitors are avail-
able for some of these candidates, including ATR and
PARP1 [32-34]. For LIG4, first-line inhibitors, such as
L189, have recently been developed [35], and the MRN
complex comprising NBN, and its satellite BLM has
been shown to be vulnerable for instance to inhibition
of HSP90 chaperoning activity [36]. The radiosensitiz-
ing effects of PARP1 and HSP90 inhibition on GBM cells

have been shown by many groups including ours [18,
37-39], thus providing principal validating evidence for
our correlation approach and confirming the functional
involvement of the potential target genes identified. ATR
and LIG4 were picked as novel targets in GBM, and so we
decided to examine the effects of ATR and LIG4 inhibi-
tion on radiosensitization of GBM cells in greater detail.
Correlation of the fractionated radioresistance scores
with the transcriptomic data revealed in principal simi-
lar trends, yet with slightly different ranking. Here, RPA1,
ATRX, and HSP90AB1 were the top positively correlating
hits (Fig. 3).

Resistance against TMZ showed the highest positive
correlation with the expression levels of MGMT, once
more confirming the feasibility of our methodologi-
cal approach (Fig. 3). However, it also showed a strong
positive correlation with expression of ATM, the major
upstream signaling kinase of the DDR network [40]
(Fig. 3). This finding was rather unexpected, since it sug-
gested that ATM might play a hitherto unknown role in
TMZ resistance of GBM cells. Therefore, we decided to
test this hypothesis by interfering with ATM kinase activ-
ity in combination with TMZ treatment [41].
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Fig.3 Correlation analysis of DDR mRNA expression levels with inherent treatment resistance scores. A Spearman’s correlation analysis of DDR
regulator mRNA expression levels (Fig. 1) with scores of inherent resistance (scores of PC1) to single-shot IR, fractionated IR, and TMZ treatment
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Functional validation confirms inhibition of ATR

but not LIG4 as a strategy to increase the efficacy

of radiotherapy in GBM

We proceeded to validate our candidates by pharmaco-
logical interference with their functions. Deliberately, we
concentrated on ATR and LIG4 in terms of sensitization
towards single-shot IR and on ATM in terms of sensitiza-
tion towards TMZ treatment. The other candidates were
left out either because of their undruggability (e.g. RPA1,
ATRX), or because of already existing evidence for their
performance as sensitization targets in GBM (PARP1 and
MRN complex) [36-38, 42, 43].

For ATR inhibition, we made use of the highly brain-
penetrable ATR inhibitor AZD-6738 [44, 45]. As cell
models, one GBM cell line of moderate radioresist-
ance (A172) and one cell line of high radioresistance
(U251-MG) were chosen (Fig. 2). Inhibitor treatment
was performed for 24 h, starting 1 h before irradiation.
Afterwards, medium was replaced and colony forma-
tion was allowed in inhibitor-free medium. Both cell
lines were convincingly sensitized to single-shot IR
treatment by AZD-6738 in a dose-dependent manner
(Fig. 4A), confirming that ATR indeed could serve as a
target for radiosensitization in GBM [46]. This was also
supported by analyses of residual DNA damage upon
irradiation as detected by immunofluorescence staining
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of phosphorylated histone variant H2AX (yH2AX) and
53BP1, two well-established markers of DNA dam-
age repair foci [47, 48]. We observed an accumulation
of residual yH2AX/53BP1-foci 20 h after single-shot
irradiation at 4 Gy in the presence of AZD-6738. Addi-
tionally, the combination treatment resulted in a mas-
sive increase in micronuclei formation in both cell lines
analyzed (Fig. 4A), indicating a reduction in DNA dam-
age repair efficacy in GBM cells upon ATR inhibition
which should be further investigated in in vivo mod-
els. We next interrogated whether inhibition of LIG4
could also sensitize GBM cells to IR. LIG#4 is the major
DNA ligase of the non-homologous end joining (NHE])
pathway [49], rendering it a promising target for sen-
sitization attempts. Inhibition experiments were per-
formed in analogy to the procedure described for ATR
inhibition. However, inhibition of LIG4 activity by the
poly-DNA-ligase inhibitor L189 [35] exhibited no obvi-
ous effects on radioresistance of GBM cells (Fig. 4B),
at least in the cell lines tested (A172, U251-MG). We
also did not observe marked differences in residual
YH2AX/53BP1 repair foci, nor in the formation of
micronuclei (Fig. 4B), again confirming that L189
had no obvious effects on the response of A172 and
U251-MG cells to ionizing irradiation. Technically, we
cannot rule out that this derives from the suboptimal
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affinity and/or specificity of the L189 inhibitor for LIG4
[50]. Furthermore, it is feasible to assume that DNA
ligases other than LIG4 are overexpressed in GBM
cell lines and thereby compete with LIG4 for inhibitor
binding [50]. Thus, we recommend the re-evaluation
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of LIG4 as a candidate for targeted radiosensitization
of GBM as soon as inhibitors with improved pharma-
cological profile are available in order to clarify if LIG4
is mechanistically involved in GBM radioresistance or
if the correlation of its expression levels with inherent
radioresistance has no causal implications.
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Functional validation reveals ATM inhibition as a strategy
to increase the sensitivity of GBM cells to TMZ treatment

to be complex

The unexpected strong correlation between inherent
resistance of GBM cells to TMZ and mRNA expres-
sion levels of ATM prompted us to investigate whether
inhibition of ATM could indeed increase the efficacy of
TMZ treatment in resistant GBM cells. To this end, we
employed the ATM inhibitor KU-60019 [41]. Inhibitor
treatment of GBM cells with different MGMT promoter
methylation status and mRNA/protein expression levels
(Fig. 1) was performed 1 h prior to the addition of TMZ
for 24 h. Then, medium was replaced, and colony for-
mation was allowed in inhibitor-free medium (Fig. 4C).
KU-60019 treatment had no obvious effects on TMZ
sensitivity of GBM cells negative (U138-MG) or moder-
ately positive (U251-MG) for MGMT promoter meth-
ylation, and accordingly positive for MGMT mRNA
expression (Fig. 1)—even though the expression levels
in these cell lines were lower than in normal astrocytes
(Fig. 1A). Nevertheless, slight but statistically not sig-
nificant sensitizing effects towards TMZ by KU-60019
were observed for A172 cells (Fig. 4C), a cell line posi-
tive for MGMT promoter methylation and very low
MGMT mRNA and protein expression levels (Fig. 1).
Similar findings for an involvement of ATM in TMZ
resistance of MGMT low expressing GBM cells have
been also reported by others [51-53]. Thus, it needs to
be further investigated if ATM inhibition may represent
a sensitization approach for TMZ treatment of GBM
with low MGMT expression.

Collectively, our results show that correlating clono-
genic survival data with mRNA expression data followed
by functional validation in form of pharmacological per-
turbation represents a feasible approach to identify mark-
ers and potential vulnerabilities of radio/chemotherapy
resistance and that the major targets identified by this
approach deserve further characterization.

Discussion

Here, we describe a systematic, integrative approach for
the analysis of inherent treatment resistance of GBM
cells. It is based upon the integration of clonogenic sur-
vival data with mRNA expression data and aims at the
identification of regulators involved in inherent treat-
ment resistance which represent interesting targets for
sensitizing strategies in combined modality radio/chem-
otherapy. We chose a cell line panel of GBM as a model of
an inherently highly treatment-resistant cancer entity (2]
and the DNA damage response (DDR) as a compilation
of genes with high relevance for resistance against radio-
therapy and/or DNA targeting chemotherapy [54].
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Our correlative analyses confirmed markers of GBM
treatment resistance that are already well-known, such
as MGMT expression in the context of TMZ resistance.
It also disclosed potential targets for pharmacological
sensitization that have previously been validated, such
as PARP1 and HSP90 with regard to resistance against
radiotherapy [18, 37-39, 55]. These findings serve as
proof-of-concept for our strategy. Furthermore, our
screen identified additional, so far underestimated can-
didates for targeted sensitization, including ATR in
the context of GBM radioresistance. Since functional
validation of ATR’s involvement in GBM radioresist-
ance with the ATR inhibitor AZD-6738 provided very
convincing radiosensitization of GBM cells in vitro,
and similar evidence has also been provided by others
[46], ATR inhibition in combined modality GBM radio-
therapy certainly deserves more in-depth preclinical
investigation. Similarly, the association of ATM expres-
sion with TMZ resistance in the context of MGMT low
expressing GBM is an interesting novel finding dis-
closed by our study. Since similar findings were pub-
lished before [51-53], and ATM inhibitors are currently
undergoing clinical trialing in GBM (NCT03423628,
NCTO05182905), this observation should be further
investigated in future. Nevertheless, there were also
genes whose expression levels correlated with therapy
resistance and whose functional involvement could not
be validated. As such, inhibition of LIG4 did not notice-
ably sensitize GBM cells towards radiotherapy. This
may derive from the correlative, not causative nature of
our screen [56] as well as from the suboptimal pharma-
cological characteristics of the used inhibitor L189 [50].
So, the performance of LIG4 targeting in combined
modality GBM radiotherapy should be preclinically re-
evaluated as soon as improved next generation LIG4
inhibitors are available.

Overall, our findings demonstrate the feasibility as
well as the limitations of this correlative approach for
the identification of markers of inherent radio/chem-
oresistance and potential targets for pharmacological
sensitization. This is not restricted to glioblastoma, and
instead may be adapted to other cancer entities as well
[19]. It is also not limited to targeted expression analy-
ses of small gene sets, such as the DDR selected for our
study. In fact, we consider it to be well-applicable to
larger gene sets, whole transcriptome data, and other
OMICs levels. Very recently, we also applied it to func-
tional datasets of cell fate decisions and identified the
early induction of tumor cell senescence in conjunction
with the production of senescence-associated cytokines
as therapeutically targetable determinants of radiore-
sistance in head-and-neck squamous cell carcinoma
(HNSCC) [20].

31



JO#$.)" . ">

32

Schnoller et al. Radiation Oncology ~ (2022)17:79

Conclusions

The persistent limitation in treatment success of radio/
chemotherapy in highly resistant cancer entities such
as GBM demands for the identification of novel mark-
ers that contribute to therapy resistance and represent
targets for pharmacological interference. Here, we
present a systematic, integrative approach correlating
clonogenic survival data with mRNA expression data
to identify markers and drivers of radio/chemotherapy
resistance in GBM. Our findings provide proof-of-
concept for the feasibility of this approach as well as its
limitations and open the perspective to apply it to other
cancer entities and large-scale molecular data sets.
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Systematic in vitro analysis of therapy 2
resistance in glioblastoma cell lines
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with multi-level molecular data
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' Abstract

Despite intensive basic scientific, translational, and clinical efforts in the last decades, glioblastoma remains a devastat-
ing disease with a highly dismal prognosis. Apart from the implementation of temozolomide into the clinical routine,
novel treatment approaches have largely failed, emphasizing the need for systematic examination of glioblastoma
therapy resistance in order to identify major drivers and thus, potential vulnerabilities for therapeutic intervention.
Recently, we provided proof-of-concept for the systematic identification of combined modality radiochemotherapy
treatment vuinerabilities via integration of clonogenic survival data upon radio{chema)therapy with low-density
transcriptomic profiling data in a panel of established human glioblastoma cell lines, Here, we expand this approach
to multiple molecular levels, including genomic copy number, spectral karyotyping, DNA methylation, and transcrip-
tome data. Correlation of transcriptome data with inherent therapy resistance on the single gene level yielded several
candidates that were so far underappreciated in this context and for which clinically approved drugs are readily
available, such as the androgen receptor (AR). Gene set enrichment analyses confirmed these results, and identified
additional gene sets, including reactive oxygen species detoxification, mammalian target of rapamycin complex 1
(MTORC]) signaling, and ferroptosis/autophagy-related regulatory circuits to be associated with inherent therapy
resistance in glioblastoma cells. To identify pharmacologically accessible genes within those gene sets, leading edge
analyses were performed yielding candidates with functions in thioredoxin/peroxiredoxin metabolism, glutathione
synthesis, chaperoning of proteins, prolyl hydroxylation, proteasome function, and DNA synthesis/repair. Our study
thus confirms previcusly nominated targets for mechanism-based multi-modal glioblastorna therapy, provides proof-
of-concept for this workflow of multi-level data integration, and identifies novel candidates for which pharmacologi-
cal inhibitors are readily available and whose targeting in combination with radio{chemo)therapy deserves further
examination. In addition, our study also reveals that the presented workflow requires mRNA expression data, rather
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than genomic copy number or DNA methylation data, since no stringent correlation between these data levels could
be observed. Finally, the data sets generated in the present study, including functional and multi-level molecular data
of commonly used glioblastoma cell lines, represent a valuable toolbox for other researchers in the field of glioblas-

toma therapy resistance.

Keywords Glioblastoma, Therapy resistance, Multi-level molecular data, Correlation analysis

Introduction

Glioblastoma, despite immense efforts in preclinical,
translational, and clinical research during the last dec-
ades still remains a daunting disease with highly dis-
mal prognosis [1]. Fractionated radio(chemo)therapy
with 30 fractions of 2 Gy and concomitant adminis-
tration of DNA-alkylating temozolomide (TMZ) in
definitive or adjuvant settings, followed by TMZ-based
maintenance therapy remains the standard of care [2,
3]. However, glioblastoma is well-known for its high
degree of inherent therapy resistance, both to ionizing
radiation (IR) and TMZ, resulting in frequent treat-
ment failure and early recurrence [4]. Thus, a more
detailed understanding of the biological and molecular
mechanisms underlying glioblastoma therapy resist-
ance is needed in order to open new perspectives for
molecularly targeted therapy and to improve disease
prognosis [5, 6].

Based on our recent proof-of-concept study (7], we
here present a systematic approach which integrates
inherent resistance data of commonly used human
glioblastoma cell lines to IR and TMZ with multi-level
molecular data of those cell lines obtained under treat-
ment-naive conditions, including spectral karyotyping
(SKY FISH), array comparative genomic hybridization
(aCGH), array-based DNA methylation, and transcrip-
tomic (mMRNA microarray) analyses. By integrating
these data with scores of inherent therapy resistance
as extracted by dimensionality reduction of clono-
genic survival data ([7, 8], Additional file 1: Table S1),
and subsequent gene set enrichment analysis (GSEA)
[9], we could identify several candidate networks and
signaling circuits which are associated with inher-
ent treatment resistance of glioblastoma cells and
can be readily targeted by clinically approved or at
least clinically trialed drugs. Among these were path-
ways involved in homeostasis of reactive oxygen spe-
cies (ROS), mammalian target of rapamycin complex
1 (mTORC1) signaling, and androgen receptor (AR)
signaling [10, 11]. Taken together, we present a novel
integrative approach for the systematic identification
of therapeutic vulnerabilities (not only) in glioblas-
toma as well as potential candidates whose targeting in
conjunction with radiotherapy and/or TMZ may help
to break glioblastoma therapy resistance.

Methods

Cell culture

The human glioblastoma cell lines A172, LN18, LN229,
T98G, U87 [12], U138, and U251 were purchased from
the American Type Culture Collection (ATCC, Manas-
sas, VA, USA), or from Cell Lines Service GmbH (CLS,
Eppelheim, Germany), and confirmed for identity by
short tandem repeat (STR) typing according to the
standards of the ATCC and the American National
Standards Institute (ANSI, New York, NY, USA) of
2011 (ANSI/ATCC ASN-0002-2011) [13]. All cell lines
were cultured in Dulbecco’s Modified Eagle Medium
(D-MEM) supplemented with 10% (v/v) heat-inacti-
vated fetal calf serum (FCS), 100 U/ml penicillin, and
0.1 mg/mL streptomycin (all from Thermo Scientific,
Schwerte, Germany) at 37 °C and 7.5% CO,. Cells were
kept at low passage numbers (< 10 passages), and were
regularly tested by MycoAlert assay (Lonza, Basel,
Switzerland) to be free of mycoplasma contamination.

Determination of therapy resistance scores

Resistance to therapy was determined by clonogenic
survival assays as described [7]. In brief, cells were
seeded into 6-well plates and incubated for 4 h in order
to adhere. Cells were irradiated at the indicated doses in
single-shot or in intervals of 24 h (fractionated mode),
and colony formation was allowed for up to 12 d. In case
of TMZ treatment, cells were incubated with TMZ at
the indicated doses for 24 h, medium was changed, and
colony formation was performed in TMZ-free medium.
For the combination treatment, cells were exposed to
5 uM TMZ for 24 h, irradiated at the indicated doses,
and incubated in TMZ-free medium for colony for-
mation. Colonies were fixed with 80% ethanol, stained
with 0.8% methylene blue (both from Merck Millipore,
Darmstadt, Germany), and counted with a Stemi 305
stereomicroscope (Carl Zeiss, Oberkochen, Germany)
as described [7, 14]. Percentages of colony forming
cells were calculated and normalized to the respective
plating efficiencies at approximately matched colony
numbers. Resistance scores were extracted by principal
component analysis (PCA) as scores of the first princi-
pal component (PC1) [8].
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Spectral karyotyping (SKY FISH)

For spectral karyotyping (SKY FISH) analyses, cells at
80% confluency were accumulated in M-phase by treat-
ment with 0.1 pg/ml colcemid (Roche Diagnostics,
Basel, Switzerland) for 3 h, Cells were then harvested
with TrypLE Express (Thermo Scientific), and incu-
bated in 4.0% (w/v) potassium chloride for 45 min at
37 °C. Cells were fixed with fixative (methanol and gla-
cial acetic acid at 3:1 ratio, both from Merck Millipore)
for 45 min at 4 °C, washed, and resuspended in fixative.
Cell suspensions were dripped onto microscope slides,
and hybridization was performed using the denatured
SKY-probe mixture kit SkyPAINT DNA (Applied
Spectral Imaging, Carlsbad, CA, USA) as previously
described [15]. For staining, slides were incubated with
anti-digoxigenin (Roche), avidin-Cy5, and avidin-Cy5.5
antibodies (Biomol, Hamburg, Germany), and counter-
stained with 0.1% (w/v) 4)6-diamidino-2-phenylindole
(DAPI, Sigma-Aldrich, Taufkirchen, Germany). Slides
were supplemented with Vectashield mounting solu-
tion (Vector Laboratories, Burlingame, CA, USA), and
spectral imaging was performed with a Zeiss Axioplan
2 fluorescence microscope (Carl Zeiss, Oberkochen,
Germany) equipped with a SpectraCube device and
SkyView software (both from Applied Spectral Imag-
ing). Description of karyotypes was performed accord-
ing to the international system of human cytogenetic
nomenclature (ISCN, edition 2013) [16].

Global gene expression microarrays

To analyze global mRNA expression levels in glioblas-
toma cells, gene expression microarray analysis was
performed. In brief, total RNA was extracted from
cells using the Qiagen Allprep DNA/RNA mini kit
(Qiagen). RNA concentration was determined with
a Nanodrop ND-1000 spectrophotometer (Thermo
Scientific), and RNA quality was assessed by a total
RNA 6000 nano chip assay performed on an Agi-
lent 2100 Bioanalyzer (Agilent Technologies, Santa
Clara, CA, USA). To obtain global mRNA expres-
sion data, 50 ng of total RNA was subjected to Agilent
SurePrint G3 human 8 x 60 k V2 microarray analysis
(AMADID 039,494, Agilent Technologies). RNA from
untransformed human astrocytes (Provitro AG, Ber-
lin, Germany) served as reference. Results were col-
lected using the Agilent feature extraction software
(version 10.7, Agilent Technologies), and exported
as text files. Assessment of data quality, filtering, and
data processing were performed with the Bioconduc-
tor R packages Limma and Agi4 x 44PreProcess as
previously described [17], and data analysis was per-
formed with R. The obtained data are available at Gene
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Expression Omnibus (GEO, super set accession num-
ber: GSE119637) and under the link https://www.ncbi.
nih.gov/geo/query/acc.cgi?acc=GSE119637 using the
token ‘sfgqnocumrvofrmy’

Array comparative genomic hybridization (aCGH)

To identify genomic copy number alterations (CNAs) in
glioblastoma cells, array comparative genomic hybridi-
zation (aCGH) analyses were performed as previously
described [18]. In brief, DNA was extracted from cells by
Qiagen Allprep DNA/RNA mini kit (Qiagen), concentra-
tion and quality of DNA were assessed with a Nanodrop
ND-1000 spectrophotometer (Thermo Scientific), and
120 ng DNA was fluorescently labelled using the CYTAG
SuperCGH labelling kit (Enzo Life Sciences, New York,
NY, USA). After removing free nucleotides using Micro-
con YM-30 columns (Merck Millipore), labelled DNA
was subjected to oligonucleotide-based high-resolution
SurePrint G3 Human 60 k CGH microarray analysis
(AMADID 021,924, Agilent Technologies). Microarrays
were scanned with a G2505C SureScan microarray scan-
ning system (Agilent Technologies), raw data were
extracted using the Agilent feature extraction software
(version 10.7, Agilent Technologies), and CNA regions
were identified using the Bioconductor R packages CGH-
call and CGHregions [18, 19]. A compilation of all molec-
ular data collected in this study is deposited as an Excel
file in the Additional file 2.

Array-based DNA methylation analyses

Array-based DNA methylation analyses were performed
as previously described [7]. In brief, DNA was extracted
by Qiagen Allprep DNA/RNA mini kit (Qiagen), con-
centration and quality of DNA were assessed with a
Nanodrop ND-1000 spectrophotometer (Thermo Sci-
entific), and 500 ng DNA was subjected to hybridiza-
tion on an Infinium EPIC methylation array (Illumina,
San Diego, CA; USA). The arrays were scanned, idat files
were imported in R using the minfi package [20], and
processed in accordance to the lllumina BeadStudio data
analysis workflow (Illumina). Beta values were used for
downstream hierarchical clustering analysis along with
the beta values retrieved for glioblastoma samples from
TCGA database https://www.cancer.gov/tega [21, 22].

Comparison of transcriptome and methylome profiles

of glioblastoma cell lines with those from glioblastoma
and lower-grade glioma (LGG) patient samples
Transcriptome profiles and methylome beta values from
glioblastoma and LGG patient samples were retrieved
from TCGA (https://tcga-data.nci.nih.gov/docs/publi
cations/lgggbm_2015/) (21, 22]. Transcriptome profiles
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of 560 glioblastoma and 463 LGG patients were cor-
rected for putative batch effects and z-scaled per gene
before combination with the transcriptomic data
obtained from the cell lines in a common gene expres-
sion matrix. The top 20 differently expressed genes
between glioblastoma and LGG samples were analyzed
by hierarchical clustering (Fig. 1b, clustering method
ward.D and euclidean distance measure), and principal
component analysis (PCA).

For DNA methylation, the profiles of 410 glioblas-
toma and 516 LGG patients were included, and a
merged beta value matrix including the methylation
profiles of glioblastoma and LGG patients as well as
those of the glioblastoma cell lines matching the CpG
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island methylator phenotype (CIMP) signature by Cec-
carelli et al. [21] was generated. The methylation pro-
files were subjected to hierarchical clustering analysis
(Fig. 1¢, clustering method ward.D and euclidean dis-
tance measure), and analyzed by PCA.

Molecular subtyping based on cytogenetic

and transcriptomic data

Molecular subtyping was performed via different
approaches. For calculation of molecular subtype scores
(Additional file 1: Table S3), the data derived from cytoge-
netic characterization (SKY FISH) and aCGH analyses
together with the expression data of relevant driver genes
were utilized. All molecular subtype features of a cell line
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Fig. 1 Sample-tc-sample correlation of mRNA expression of 100 most differently expressed genes in a human glioblastoma cell line panel does
not match with inherent therapy resistance a Tabular presentation of characteristics of the human glioblastoma cell lines as obtained from the
Cellasaurus database (httpsy//web.expasy.org/cellosaurus/). b Unsupervised hierarchical clustering and principal component analysis (PCA) of
mRNA expression levels of top 20 genes differently expressed between glioblastoma and low-grade glioma (LGG) patient samgles {data from the
TCGA database (https//tcga-datancinih.gov/docs/publications/igagbm_2015/), clustering method ward D and euclidean distance measure) in
560 glioblastoma and 463 LGG patient samples, and in glioblastoma cell fines, € Unsupervised hierarchical clustering and PCA of G-CIMP signatures
for hypermethylation phenatypes in 410 glicblastoma and 516 LGG patient samples (data from the TCGA database), and in glioblastoma cell lines,
d Sample-to-sample correlation analysis of mMRNA expression of 100 genes with highest intra-panel variation in expression in human glicblastoma
cell lines. Expression values were determined by global gene expression microarray analysis. PCA-derived scores of inherent resistance (PCis as
described in {7, 8]) to single-shot radiotherapy (RTX), fractionated RTX, TMZ, and TMZ + single-shat RTX are depicted on top by unsupervised
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Fig. 2 Molecular subtyping of human glioblastoma cell lines. a Spectral karyotyping (SKY FISH) analyses of human glioblastomna cell lines.

SKY FISH analyses were performed as previously described [15). Karyotypes were described accerding to the international system of human
cytagenetic nomenclature (ISCN, edition 2013) [16]. For cell lines A172, LN18, LN229, and U87, two distinct cytecgenetic subclones are shown
each. b Array comparative genomic hybridization (3CGH) analysis of glioblastoma cell lines, Hierarchical clustering of genomic copy number cal's
of chromosomes 1-22 in glioblastoma cell lines (top}, and copy number status of gene loci with known assaciation to glioblastoma subtypes
(bottom). Copy number gains (up to 4 copies) are depicted by red bars, copy number amglifications (>4 copies) by purpie bars, and copy number
losses by light blue (1 copy), and dark biue (complete loss), respectively. € Temary plot of molecular subtyping of human glioblastoma cell lines
on basis of mMRANA expression of subtype-related signature genes (according to Wang et al. [23]), obtained by ssGSEA, The proneural subtype is
depicted in blue, the classical subtype is depicted in orange, and the mesenchymal subtype is depicted in yellow. Values for subtypes were scaled
1o sum of 100% per cell line. d Bar plots of melecular subtype scores. e Graphical presentation of molecular subtypes of human glicblastoma

cell lines as revealed by transeriptomic signature-based (top) and key feature-based subtyping (bottom), respectively. Scores of inherent therapy

resistance are depicted by unsupervised hierarchical clustering

were summed up before being divided by the total num-
ber of features (Fig. 2c). Alternatively, molecular subtyping
was performed by the single-sample gene set enrichment
analysis (ssGSEA) algorithm provided as an R-package by
Wang et al. [23], and using the reduced transcriptomic
signatures from Verhaak et al. [24] (Fig. 2d). The negative
log10 values of the resulting p-values were used as molec-
ular subtype scores, and according to the maximum value
the molecular subtype was assigned.

Integration of therapy resistance with microarray
expression data

Integration of therapy resistance data with microarray
transcriptome data was performed via different alterna-
tive approaches. On single gene level, log2 expression
values obtained by microarray analyses were subjected to
Pearson’s correlation with resistance scores as extracted
from clonogenic survival data via PCA (Additional file 1:
Table S1 and [7, 8]). Similarly, but with focus on cancer-
related genes, only members of the cancer gene consen-
sus (CGC), a library of genes stored in the catalogue of
somatic mutations in cancer (COSMIC) [25] were used
for correlation analyses. Thirdly, integration on gene
set level was performed by ranking genes in accordance
to their respective correlation coefficients with ther-
apy resistance scores followed by pre-ranked gene set
enrichment analyses (GSEAs) [9]. Leading edge genes

were visualized by functional interaction networks in
Cytoscape (Cytoscape Consortium, San Diego, CA, USA)
[26]. Lastly, integration on gene set level was alternatively
performed via an inverse workflow in which the com-
plexity of microarray expression data was first reduced by
gene set variation analysis (GSVA) [26] in single samples,
followed by Pearson’s correlation analyses with therapy
resistance scores.

Results

Major differences in global mRNA expression patterns

do not match with scores of inherent therapy resistance

in a panel of human glioblastoma cell lines

The high degree of therapy resistance, the dismal progno-
sis, and the persisting lack of prognostic and/or predic-
tive factors in glioblastoma demand for the identification
of novel stratification markers for treatment responses
on one hand, and potential vulnerabilities for combined
modality strategies on the other [6, 27, 28|. Very recently,
we published a proof-of-concept screen in which scores
of inherent treatment resistance of glioblastoma cells,
both to IR and TMZ (Additional file 1: Table S1), were
correlated with basal mRNA expression levels of genes
related to the DNA damage response (DDR)—a promis-
ing target to undermine therapy resistance in glioblas-
toma [7]. We were able to identify several DDR genes
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whose mRNA expression levels showed significant posi-
tive correlation with inherent therapy resistance, and
pharmacological interference with the function of some
of the corresponding gene products using specific inhibi-
tors indeed resulted in sensitization of resistant glioblas-
toma cells to IR or TMZ treatment, respectively [7].

In the present study, we expanded this workflow to the
global transcriptomic level and performed gene expres-
sion and DNA methylation microarray analyses using
the same cell line panel as before (Fig. 1a, [7]). We first
employed the transcriptome/methylome profiles of the
cell lines to analyze their relatedness to clinical tumor
samples, either from glioblastoma or from lower-grade
glioma (LGG) patients as available from TCGA (Fig. 1b,
c). All glioblastoma cell lines clustered closer to the
glioblastoma patient samples than to the LGG samples,
both on the transcriptome (Fig. 1b) and the methylome
level (Fig. 1c). However, the cell lines were located at the
periphery of the glioblastoma sample cluster, indicating a
traceable but limited relatedness which may derive from
the absence of non-tumor cells in the cell lines, adapta-
tion processes in cell culture, or other reasons, respec-
tively. We next examined whether the most striking
transcriptomic differences across the cell line panel can
be linked to inherent therapy resistances of glioblastoma
cells. However, sample-to-sample correlation analyses
on basis of the 100 most differentially expressed genes
resulted in clusters of cell lines without obvious asso-
ciations to therapy resistance (Fig. 1d). As an example,
LN18 and T98G cells, the two most closely related cell
lines according to sample-to-sample correlation of their
expression profiles revealed strong differences in their
respective levels of treatment resistance (Fig. 1d, and
[7]) which was most obvious for regimens encompass-
ing IR. Vice versa, cell lines with similar levels of treat-
ment resistance, for instance A172 and U87, showed very
far relatedness in sample-to-sample correlation of their
gene expression profiles (Fig. 1d). Thus, inherent therapy
resistance of glioblastoma cells cannot be directly linked
to major differences in global mRNA expression patterns,
at least in the cell line panel we analyzed here. Obvi-
ously, more systematic approaches integrating large-scale
molecular (OMICs) data with functional data are needed
[4].

Multi-level cytogenetic and molecular characterization

of human glioblastoma cell lines allows their classification
into defined molecular subtypes

Several classification systems of glioblastoma on dif-
ferent molecular levels have been described [29].
Emerging consensus is the categorization according to
genomic and transcriptomic features into three defined
subtypes, termed the classical, the proneural, and the
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mesenchymal subtype (23, 24]. Model systems of these
subtypes have been reported to exhibit marked differ-
ences in the response to therapy in vitro and in vivo
[30, 31], and the mesenchymal subtype was found to
be the most refractory. Intriguingly, strong phenotypic
plasticity between subtypes could be observed [30, 31],
and the transition from the proneural to the mesenchy-
mal subtype was described to be an important driver of
therapeutic failure [30-32]. Clinically, the mesenchy-
mal subtype exhibits the most dismal and the proneu-
ral subtype the most benign prognosis, suggested to be
driven by subtype-specific signaling pathways includ-
ing DNA damage repair, cell cycle control, mesenchy-
mal cell movement, mitogen-activated protein kinase
(MAPK)/extracellular signal-regulated kinase (ERK)
signaling, PISK/AKT signaling, JAK/STAT signaling,
and WNT pathways [23, 29, 33].

We therefore aimed to classify the glioblastoma cell
lines of our panel according to these described sub-
types. Firstly, we performed spectral karyotyping (SKY
FISH) analyses (Fig. 2a and Additional file 1: Table $2).
The karyotypes ranged from a near-diploid chromo-
somal content in U87 cells up to a near-hexaploid one
found in T98G (Fig. 2a and Additional file 1: Table S2).
We also noticed that some of the cell lines (A172, LN18,
LN229, T98G, and U87) displayed different cytogenetic
subclones (Fig. 2a and Additional file 1: Table S2) which
is indicative for enhanced chromosomal instability
(CIN) in these cell lines [34]. Increased CIN, in turn, is
known to affect all major aspects of cancer pathogenic-
ity including tumor progression, metastasis formation,
and therapy resistance [35-37], and this also holds true
for glioblastoma [38, 39]. Mechanistically, elevated CIN
leads to gene copy number alterations (CNAs), which
in case of affecting oncogenic driver genes can give rise
to the aforementioned subtypes [40, 41]. Distinct CNAs
were shown to be associated with different molecular
subtypes [24, 42, 43], and we therefore performed array
comparative genomic hybridization (aCGH) analy-
ses (Fig. 2b and Additional file 1: Table S3). CNAs with
documented association to the classical subtype, includ-
ing amplification of 7p11.2 (EGFR), and focal deletions
of 9p21.3 (CDKN2A) [24], were detected in most of the
cell lines (Fig. 2b and Additional file 1: Table S3), whereas
CNAs with association to the mesenchymal (loss of
17pl11.2, NF1) or the proneural subtype (amplification
of 4q12, PDGFRA) were only rarely detected. According
to our transcriptomic analyses, driver genes of the mes-
enchymal subtype, such as TRADD, RELB, TNFRSFIA,
and CASP1 [24, 42|, were widely expressed. On the con-
trary, expression of genes related to the proneural sub-
type including NKX2-2, OLIG2, SOX2, and ERBB3 [24,
44-46] was only detected in one cell line given by LN229
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(Additional file 1: Table S3), and genes linked to the clas-
sical subtype such as NOTCH3, NES, and SMO [47] were
expressed heterogeneously across our panel. In synopsis,
subtyping on the basis of cytogenetic and transcriptomic
key features classified cell lines A172, T98G, and U251 as
classical, and U138 as mesenchymal, but failed to deliver
clear-cut classifications for cell lines LN18, LN229, and
UB7 (Fig. 2e and Additional file 1: Table S3).

Subtyping on the basis of transcriptomic signature
genes according to Wang et al. [23] revealed a more het-
erogeneous pattern of subtypes across our cell line panel
(Fig. 2¢-e). For A172, LN18, and T98G no clear-cut clas-
sifications could be obtained (denoted as "mixed”). These
cell lines were located on the proneural-mesenchymal
axis (Fig. 2c), presumably reflecting the aforementioned
plasticity in proneural-mesenchymal transition. For
LN229, U87, U138, and U251, on the contrary, clear-
cut classifications could indeed be achieved, classifying
LN229 as proneural, U251 as classical, and U87 and U138
as resembling the prognostically challenging mesenchy-
mal subtype (Fig. 2c-e). Reasons for the slight prevalence
of this subtype among the panel could be excessive clonal
selection and adaptation during initial establishment, and
long-term cultivation of these cell lines.

Integrating global gene expression data with clonogenic
survival data as a strategy to identify new markers

of glioblastoma therapy resistance

So far, our study has revealed that the annotation of
defined molecular subtypes to established glioblas-
toma cell lines is challenging and yields different results
depending on the molecular level and the key features
employed. Furthermore, our data show that no direct
association between the degree of therapy resistance
and major transcriptomic differences or molecular sub-
types can be drawn. Cell lines assigned to the highly
treatment-refractory mesenchymal subtype (U138, U87)
showed modest (U87) or even high (U138) sensitivity
towards therapy, while the cell line U251 representing
the classical subtype showed highest resistance (Fig. 2e).
We therefore subjected the therapy resistance data and
the transcriptomic profiling data of our glioblastoma
cell line panel to correlation analyses with different
workflows ([7], and Fig. 3). Firstly, utilizing whole tran-
scriptome data, remaining on the single gene level, and
setting a cutoff of |R|>0.9 for the correlation of therapy
resistance scores and log2 microarray expression val-
ues disclosed a limited set of genes whose expression
levels were associated with resistance against IR and/
or TMZ treatment. Most strikingly, the highest positive
correlation for TMZ treatment (R>0.99) was seen for
Of-methylguanine-DNA-methyltransferase  (MGMT),
not only confirming the literature [48, 49], but also
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providing a very strong proof-of-concept for the feasibil-
ity of our methodological approach.

This strategy allowed us to identify 14 genes that
exhibited significant positive correlation with inherent
resistance to at least two of the four tested treatments
([7), and Fig. 3a, b), and 8 genes showing negative cor-
relation (Fig. 3b and Additional file 1: Table S4). Three
of the positively correlating genes were even linked to
resistance towards three of the four treatments, includ-
ing single-shot IR, fractionated IR, and single-shot IR
plus TMZ (Fig. 3a, b). These genes encoded for alpha-
1,4-galactosyltransferase (A4GALT), DNA polymerase
alpha 1 (POLAT1), a replication-associated DNA polymer-
ase for which specific inhibitors are currently developed
[50], and adaptor related protein complex 2 subunit beta
1 (AP2B1).

In order to focus on cancer-related genes, we next
took advantage of the Cancer Gene Consensus (CGC)
gene collection, which encompasses 1133 genes with
documented functions in development and progression
of cancer [25]. Using this compilation of reduced com-
plexity compared to the whole transcriptome microar-
ray and lowering the cut-off to |R|= 0.7 yielded a total of
27 cancer-related genes with positive, and 29 genes with
negative correlation with resistance scores for at least
two types of treatment (Fig. 4a, b). For more detailed
analyses, we concentrated on genes, whose expression
levels correlated with resistance against three types of
treatment, resulting in 22 genes in total, 11 with posi-
tive correlation, and 11 with negative correlation (Fig. 4a,
b). We then performed a search for drugs targeting the
respective gene products with positive correlation with
inherent therapy resistance (Fig. 4a and Additional file 1:
Table S5). The most interesting target with the strongest
expression dynamics across the cell line panel as identi-
fied by this approach was the androgen receptor (AR)
which has recently been reported to play an important
role in prognosis and therapy resistance of glioblastoma
[51-57]. Since AR also has roles in other cancer entities,
mostly in prostate and in breast cancer [58, 59], multiple
inhibitors and antagonists of AR have been developed
and trialed [60], yielding successful therapeutic targeting
of the AR in these cancer entities [61, 62]. Another can-
didate for which targeted drugs with clinical approval in
other cancer entities are readily available was the mito-
gen-activated protein kinase kinase 4 (MAP2K4) [63].
Interestingly, in case of glioblastoma a link between AR
and MAPK signaling with regard to therapy resistance
has recently been described [64]. Finally, our correlation
analyses identified STAT5B as a druggable target [65, 66]
whose expression was associated with therapy resistance,
yet with rather low expression dynamics across the glio-
blastoma cell line panel.
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Fig. 3 Integration of global mRNA expression data with scores of inherent therapy resistance in human glioblastoma cell lines. a Graphical
representation of genes whose log2 mRNA expression levels show strong positive or negative correlation ([f]= 0.9) with inherent resistance to
single-shot RTX, fracticnated RTX, TMZ, and single-shot RTX 4 TMZ in human glioblastoma cell lines. Only genes with an average log2 expression
value of 6 or higher compared to astracytes are shown. b Intersect analysis of genes whose log2 mRNA expression shows significant positive or
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Fig. 4 Integration of mRNA expression data of cancer gene consensus (CGC) genes with inherent therapy resistance in glioblastoma cell lines.
aIntersect analysis of CGC genes whose lcg2 mRNA expression levels show significant positive (R = 0.7) comrelation with inherent resistance to
single-shot RTX (blue), fractionated RTX (red), TMZ (green), ard single-shot RTX+TMZ (yellow, left). Hierarchical clustering of relative log2 mRNA
expression levels of 11 intersect genes correlating with resistance 1o single-shot RTX, fractionated RTX, and single-shot RTX +TMZ (right). Scaled
scores of resistance to single-shot RTX +TMZ are depicted, and drugs antagonizing correspanding gene products are indicated in red. b Overlap
analysis of CGC genes whose log2 mRNA expression shows significant negative (R < -0.7) comrelation with inherent resistance to single-shot RTX,
fractionated RTX, TMZ and single-shot RTX+-TMZ, and hierarchical clustering of relative log2 mRNA expression levels of 11 intersect genes

Gene set enrichment analyses (GSEAs) identify several
signaling circuits as potential contributors to inherent
therapy resistance in glioblastoma cells

Stepping from the single gene to the gene set level, we
performed pre-ranked gene set enrichment analyses
(GSEAs) on the bases of the obtained correlation coef-
ficients (Figs. 3 and 4) and the MSigDB Hallmarks col-
lection which contains ground-truth derived gene sets
reflecting the regulation of common biological processes

[9]. With an FDR g-value cut-off of <0.1, a total of 21
gene sets with positive enrichment were found, and 14
gene sets with negative enrichment (Fig. 5a). Gene sets
that showed positive/negative enrichment for resist-
ance against at least two of the four treatments included
process categories of the core metabolism, such as GLY-
COLYSIS and OXIDATIVE_PHOSPHORYLATION,
development (ADIPOGENESIS), and immune mecha-
nisms  (INTERFERON_ALPHA_RESPONSE), thus
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Fig. 5 Gene set enrichment analysis {GSEA) on the basis of genes correlating with therapy resistance identifies pathways of potential contribution
1o therapy resistance in human glioblastoma cell lines, a Tabular presentation of pre-ranked gene set enrichment analysis (GSEA) resuits on the
basis of obtained correlation coefficients (therapy resistance scores vs. gene expression data), and the MSigD8 hallmarks coblection [9] (FDR g-value
cut-off 0.1), Pesitively enriched hallmark gene sets are depicted in pink, and negatively enriched hallmark gene sets are depicted in blue. b, ¢
Correlation analysis of gene set variation indices as determined by gene set variation analysis (GSVA), and therapy resistance scores to fractionated

RTX, single-shot RTX +TMZ, znd sole TMZ

according with previous reports [67-73]. Hallmark gene
sets found to be negatively enriched with resistance
against at least two of the four treatments included EPI-
THELIAL_MESENCHYMAL_TRANSITION [74, 75]
and APICAL_JUNCTION [76] (Fig. 5a). For resistance
against treatments comprising IR, the hallmark gene set
REACTIVE_OXYGEN_SPECIES_PATHWAY was posi-
tively enriched, and the maximal intersect for enrichment
with resistance against three treatments was observed for
MTORCI1_SIGNALING (positive), and TNFA_SIGNAL-
ING_VIA_NFKB (negative). Inverting this workflow by
first reducing the dimensionality of the expression data
by single-sample gene set variation analysis (GSVA), fol-
lowed by correlation analyses with the obtained GSVA
scores and therapy resistance scores basically confirmed
these results (Fig. 5b, c).

Leading edge analyses (LEAs) of GSEA-derived gene

sets identify druggable candidates and their functional
interaction networks

Among the gene sets we identified to be positively or
negatively enriched in therapy-resistant glioblastoma cell
lines (Fig. 5a, b), we decided to concentrate on REAC-
TIVE_OXYGEN_SPECIES_PATHWAY, MTORC1_
SIGNALING and TNFA_SIGNALING_VIA_NFKB [10,
11, 77]. Leading edge analyses (LEAs) were performed
by constructing functional interaction networks in
Cytoscape. For REACTIVE_OXYGEN_SPECIES _PATH-
WAY, the leading edge genes comprised a circuit of
thioredoxin/peroxiredoxin metabolism and glutathione
(GSH) synthesis [78-80] (Fig. 6a and Additional file 1:
Table $6) which in view of available drugs also appeared
the most interesting vulnerabilities for sensitization in
combined modality treatment approaches (Fig. 6b and
Additional file 1: Table S6). Corresponding analyses for
MTORC1_SIGNALING revealed druggable subnetworks
involved in chaperoning, prolyl hydroxylation, protea-
somal function, and DNA synthesis and repair, plus
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Fig. 6 Leading edge analyses (LEAs] via functional interaction networks and hierarchical clustering. a Functional interaction networks of the leading
edge intersect genes in hafmark gene sets REACTIVE_OXYGEN_SPECIES_PATHWAY, MTORC1_SIGNALING, and TNFA_SIGNALING_VIA_NFKB as
identified by GSEA in Fig, 5A. b Hierarchical clustering of relative log2 mRNA expression levels of the respective leading edge intersect genes. Scaled
scores of inherent therapy resistances are shown by unsupervised hierarchical clustering, and drugs antagonizing the respective gene products are
indicated in red

individual genes overlapping with thioredoxin/peroxire-
doxin metabolism and GSH synthesis as disclosed in the
leading edge of REACTIVE_OXYGEN_SPECIES_PATH-
WAY and involved in ferroptosis and autophagy regula-
tion [81, 82] (Fig. 6a, b and Additional file 1: Table S6).
Finally, the leading edge of negatively enriched TNFA_
SIGNALING_VIA_NFKB was mainly composed of can-
didates directly involved in TNF/NF-«B signaling [83, 84]
(Fig. 6a, b and Additional file 1: Table S6).
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Expression of candidate genes for targeted sensitization

of glioblastoma as identified by GSEA and LEA is not driven
by corresponding CNAs and only marginally anti-correlates
with respective promotor methylation

In order to examine if expression of the leading edge
genes identified by our correlation/GSEA workflow is
reflected by CNAs on the DNA level or by CpG meth-
ylation, we integrated the corresponding data sets,
Unexpectedly, no significant association between the
transcriptome and the CNA level was observed (not

MALLMARK TNFA_SIGHALING \IA NFKR:
56 jernns 0) Wberse of bndeg e

bt INA vl CpG

25%|

Y8

eyl 30341
Fig. 7 CpG methylation status of leading edge intersect genes shows poor correlation between DNA methylation and therapy resistance.
Correlation analyses of DNA methylation beta values (shown in purple) and relative log2 mRNA expression levels (shown in green) of leading
edge intersect genes of the REACTIVE_OXYGEN_SPECIES_PATHWAY, MTORC1_SIGNALING, and TNFA_SIGNALING_VIA_NFKB hallmark gene sets
Coefficients of significant negative correlation are depicted by heat map dustering (shown in dark pink), and scaled resistance scores to single-shot
and fractionated RTX (REACTIVE_OXYGEN_SPECIES_PATHWAY), or single-shot RTX 4 TMZ (MTORC1_SIGNALING, and TNFA_SIGNALING_VIA_NFKB)
are shown by unsupervised hierarchical clustering
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shown). Furthermore, significant negative correla-
tion with promotor methylation was only observed for
a minor subset of genes (Fig. 7) suggesting that other
mechanisms dominate gene expression in this context
and that integrative approaches such as the one described
in the present study require mRNA expression data,
rather than CNA or DNA methylation data.

In summary, our data show that workflows correlat-
ing mRNA expression data with PCA-derived scores of
inherent therapy resistance, followed by GSEA and LEA
can reveal therapy resistance markers and potential vul-
nerabilities for pharmacological sensitization—both pre-
viously reported ones and hitherto unknown candidates,
and thereby can open new perspectives for mechanism-
based, combined modality treatment of glioblastoma and
probably also of other cancer entities.

Discussion

Inherent therapy resistance is a major challenge in the
treatment of various malignancies. Glioblastoma is
particularly well-known for its high degree of treat-
ment resistance, accounting for its dismal prognosis
[4]. The identification of key regulators that orchestrate
this resistance is therefore inevitable in order to dis-
close novel perspectives of targeted combined modal-
ity therapy and to improve treatment outcome [29].
We recently showed that integrating scores of inher-
ent therapy resistance as extracted from clonogenic
survival data with mRNA expression data of the DNA
damage response is a suitable approach to identify new
candidates for targeted sensitization of glioblastoma [7,
8]. Here, we expanded this workflow to global mRNA
expression data and additional molecular levels, includ-
ing DNA methylome and chromosomal CNAs—all col-
lected under treatment-naive conditions which most
closely resemble the clinical situation of tissue sampling
in form of tumor biopsies and resections. In accord-
ance with our preceding study, the identification of
O%-methylguanine-DNA-methyltransferase ~ (MGMT)
as the best correlating candidate among all genes with
positive correlation of mRNA expression with resist-
ance to TMZ provided a proof-of-concept for the feasi-
bility of our approach. Furthermore, on the single gene
level, we identified the androgen receptor (AR) as a
crucial positive correlator with inherent resistance to
three of the four types of treatment—a candidate which
is already successfully therapeutically addressed in sev-
eral cancer entities, such as prostate cancer 58, 61, 85),
and thus is eligible to rapid evaluation in glioblastoma
[52]. Another gene whose expression level correlated
positively with resistance to three types of glioblastoma
treatment was mitogen-activated protein kinase kinase
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4 (MAP2K4) [63]. Various inhibitors of the MAP kinase
family have been developed and several of them, includ-
ing trametinib and cobimetinib, are readily approved
for clinical use in other cancer entities [86]. However, it
is known that these compounds commonly do not pass
the blood brain barrier (BBB) which for instance under-
mines efficient treatment of brain metastases originating
from MAP kinase-driven melanoma [87, 88]. Therefore,
new BBB-passing MAP kinase inhibitors such as E6201
are currently in development [89-92]. Our data suggest
that these inhibitors may be interesting candidates for
targeted sensitization of glioblastoma to IR and/or TMZ.

In order to identify gene sets, networks, and signal-
ing circuits rather than single genes, we made use of
pre-ranked gene set analyses (GSEAs) on the basis of
the correlation coefficients (gene expression vs. therapy
resistance) followed by leading edge analyses (LEAs). This
indeed yielded several candidates whose pharmacological
targeting appears interesting in the context of targeted
radio- and/or chemosensitization of glioblastoma and—
more importantly—for which refined drugs are readily
available. Among these were the MSigDB hallmark gene
sets REACTIVE_OXYGEN_SPECIES_PATHWAY and
MTORCI1_SIGNALING, both of which comprise candi-
dates that can be well-targeted by various available drugs
[93, 94]. Mechanistically, the identified regulatory cir-
cuits have major implications for death and/or survival
pathways, such as ferroptosis and autophagy [81, 95],
and crucial pro-survival players would represent inter-
esting targets in order to break glioblastoma cell death
evasion and resistance against IR [96-98] or TMZ (99),
respectively.

When tracing the mRNA expression data back to the
chromosomal CNA status, we did not observe relevant
associations. Furthermore, CpG methylation status did
only in part reflect the obtained mRNA expression data.
Accordingly, other mechanisms, including posttran-
scriptional regulation of mRNA expression by micro-
RNAs (miRNAs) [100], may be involved in glioblastoma
gene regulation accounting for the observed therapy
resistance-associated mRNA expression patterns, and
this would also fit with several recent reports identifying
miRNA signatures as outcome prognosticators of glio-
blastoma [101-104]. It is in accordance with previous
reports which found only marginal associations between
the methylation status of MGMT promotor and mRNA
or protein expression levels in glioblastoma patients [49,
105]. Hence, it is feasible to assume that our integrative
approach requires mRNA expression data, rather than
DNA methylation or CNA data to obtain robust results.
In how far (phospho-)proteomic data would further
improve the study outcome remains to be investigated
[106].
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Similar systematic in vitro analyses of therapy resist-
ance on the basis of clonogenic survival data and multi-
level molecular data are rare [107, 108], not only in
glioblastoma [109-111]. Most studies of similar purpose
integrate molecular data from patient material provided
by publicly available databases such as TCGA with clini-
cal data in order to identify genes with association to
therapy resistance [22, 112-114]. However, the molecular
data obtained from such cohorts are often of high com-
plexity given that biopsied/resected patient material usu-
ally comprises complex tumor tissue, including tumor
stroma and normal tissue cells rather than only tumor
cells [115, 116]. Furthermore, information on treatment
courses and clinical endpoints commonly is scarce and/
or incomplete, thus further hampering the interpretabil-
ity of these data. Our results do not only provide proof-
of-concept for the feasibility of the chosen integrative
in vitro approach. The data sets generated in the present
study comprising functional (clonogenic survival data)
and multi-level molecular data (mRNA transcriptome,
DNA methylome, chromosomal CNA, and SKY FISH) of
very commonly used glioblastoma cell lines (in an unper-
turbed, untreated stage) also represent a valuable toolbox
which can be readily interrogated by other researchers in
the field of glioblastoma therapy resistance. Nevertheless,
since dynamic changes on the analyzed molecular levels
(particularly on the transcriptome and on the methylome
level) are to be expected in response to therapy and may
well be causative for the emergence of acquired therapy
resistance [30, 117-119], further research is certainly
needed. Finally, the integrative nature of the described
workflow can be adapted to other disease models, such
as 3D cell culture and organoids [120], since this may
impact both, global mRNA expression and therapy resist-
ance [121-123].
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HRAS-like suppressor 2

Heat shock protein family D member 1
Huntingtin-assaciated protein 1
Huntingtin

Indoleamine 2,3-dioxygenase 1
Immediate early response gene 2
Interleukin 2

Interleukin-2 receptor alpha

Interleukin 4

Interleukin 23 subunit alpha

lenizing radiation

International system for cytogenetic nomenclature
Janus kinase
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K C-Jun N-terminal kinase

JUN Jun proto-oncogene

JUNS Jun B proto-ancogene

KDSR 3-Ketodinydrosphingosine reductase

KEAP1 Kedch like ECH assoclated protein 1

KLF2 Kruppel like factor 2

KLF4 Kruppel like factar 4

KLF6 Kruppel like factor 6

KLHLTY Kelch-like family member 11

KLK2 Kallikrein refated peptidase 2

KLK3 Kallikrein refated peptidase 3

LDLR Low density lipopeotein receptor

LEA Leading edge analysis

LGG Low-grade glioma

UF Interleukin 6 family cytokine

LKBI Liver kinase B1

MAFF MAF 8ZIP transcription factor F

MaAP Mitegen-activated protein knase

MAP2K3  Mitogen-activated protein kinase kinase 3
MAPZ2K4  Mitcgen-activated proteln kinase kinase 4
MAPK Mitegen-activated protein kinase

MBP Myelin basic protein

mMC Mediator complex

MCLY Induced myelcid leukemia cell differentiation protein Md-1
MCV4 Minichromosome maintenance complex component 4
MCMIS  Mediator complex subunit 15

METTLI&  Methyitransferase 16

MGMT  O™methyiguanine-DNA-methyltransferase
MGSTY Microsomal glutathione S-transferase 1
miRNA MicroRNA

MSRA Methlonine sulfoxide reductase A

MTHFD2  Methylene-tetrahydrofolate dehydrogenase 2
mTORC1  Mammalian target of @pamycin compiex 1
MYNN Myoneurin

NDUFB4  NADH-ubiquinone axdoreductase suburit B4
NES Nestin

NF-xB Nuclear factor k8

NF1 Neurofibromin

NOTCH3Z  Notch receptor 3

NPEPPS  Puromytin-sensitive aminopeptidase M1
NRAAT Nuclear receptor subfamily 4 group A member 1
NR4AZ Nuclear receptor subfamily 4 group A member 2
NRF2 NF-2-related factor 2

NSCLC Non-small cell lung cancer

PBS Phosphate-buffered saline

PCA Principal compenent analysis

PDGFR Platelet-derived growth facter receptor
PDGFRA  Platelet-derived growth factor receptor alpha
PFKP Phosphofructokinase, platelet

PGK1 Phosphoglycerate kinase 1

PHLDA!  Pleckstrin homology lke domain family A member 1
PI3K Phesphatidylinositol 3-kinase

PLAATZ  Phospholipase A and acyltransferase 2
PLAUR Plasminogen activator, urokinase receptor
POLI RNA polymerase 1

POLAL DNA polymerase alpha 1, catalytic subunit
POLDY DNA polymerase delta 1, catalytic subunit
POLRIF  RNA polymerase 1 subunit F

PPAY Inorganic pyrophosphatase |

PROX1 Peroxiredaxin 1

PROX2 Peroxiredoxin 2

PROX4 Peroxiredoxin 4

PRL Prolactin

PSATY Phosphoserine aminotransferase 1

PSMA4  Proteasomal 205 subunit alpha 4

PSMB3 Proteasomal subunit beta 3

PSMC2  Proteasome 265 subunit, ATPase 2

PSMG1  Pr bly chap 1

PSMG2 Proteasome assembly chaperone 2

PSMG4 Py oly chap 4

RAS
REX1
RELB
RING
RNAseq
ROS
RPAY
rANA
RRM2
RTX

SAP
SBNO2
SCAF4
SDC4
SECH1A
SGK1
SKY FISH
SLC1AS
SLC2A1
SLC7AN
SLC25AT1
SLC37A4
SMO
SNP
SOCS3
som
SOX
SOX2
SOX10
SPHK1
$$18
sSGSEA
SSIR
STAT
STATSB
sTPt
STK25
STR
SYPLY
SYPL2
SYMa
TAF15
TANK
TGFBR1
TGF8R2
TGIF
TNENS?
™Z
TNC

TNF
TNFA
TNFAIP3
TNFAIPE
TNFRSFIA
TP538P2
TRADD
TRAMILY
TRAPPCSS
TRIB3
TRX
TSNAXIPT
TWISTNB
TXN
TXNDC17
TXNRD1
UNG
WNT
ZDHHCI7
ZZEF1
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Rat sarcoma
Ring box 1
Transcription factor RelB
Really interesting new gene
RNA sequencing
Reactive axygen spedes
Replication protein A1
Ribosomal ANA
Ribenucleotide reductase regulatary subunit M2
Radiotherapy
Stress-activated protein
Strawberry Notch homolog 2
SR-refated CTO assaciated factor 4
n4
SEC11 homolog A
Serum/glucocerticoid regulated kinase 1
Spectral karyotyping fluorescent in situ hybridization
Solute carrier family ! member 5
Solute carrier family 2 member 1
Solute camier family 7 member 11
Solute carrier family 25 member 11
Solute carrier family 37 member 4
Smoothened
Single nucleotide polymorphism
Suppressor of cytokine signafing 3
Superoxide dismutase 1
Sry-type HMG box
Sry-type HMG box 2
Sry-type HMG box 10
Sphingosine kinase 1
5518 subunit of BAF chromatin remodeling complex
Single-sample GSEA
Single-shot IR
Signal transducer and activator of transcripticn
Signal transducer and actwator of transcription S8
Stress induced phosphoprotein 1
Serine/theeonine kinase 25
Short tandem repeat
Synaptophysin-ike 1
Synaptophysin-ike 2
Synaptotagmin-14
TATA-box binding protein associated factor 15
TRAF family member asscciated NF-kB activator
Transforming grawth factor beta receptor 1
Transforming growith factor beta receptor 2
TGF induced factor homeobox 1
Transmembrane protein 67
Temozolomide
Tenascin C
Tumor necrosis factor
Tumor necrosls factor alpha
Tumor necrosis factor alpha induced protein 3
Tumor necrosis factor alpha induced protein 6
Tumor necrosis factor receptor super family member 1A
Tumor protein p53 binding protein 2
TNFRSF1A associated via death domain
Translocation associated membrane protein 1 like 1
Trafficking protein particle complex, subunit 68
Tribbées pseudokinase 3
Thicredoxin
Translin-associated X-interacting protein 1
TWIST nelghbor
Thicredoxin
Thicredoxin domain containing protein 17
Thicredoxin reductase |
Uraci DNA glycosylase
Wingless and Int-1
Zinc finger DHHC-type palmitoyltransferase 17

2ZZ-type zinc finger and EF-hand domain-containing protein 1
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